The emerging global wave energy industry has great potential to contribute to the world's energy needs. However, one of the key challenges in designing a wave energy converter (WEC) is the wave energy generator. Thus, this paper focuses on the optimal design of a cylindrical permanent magnet linear generator (CPMLG), which is used for the wave energy conversion system. To reduce the end effect and enhance the magnetic field performance of the CPMLG, the level-set method is applied to the design of the topology and size for the generator. In the paper, the objective air gap magnetic field is given by the mathematical analysis method and appropriate measuring points are predetermined. The measuring points can fully reflect the distribution characteristics of the air gap magnetic field. Then, topology evolution on the permanent magnet (PM) and yoke based on the level-set method are performed. The level set function corresponding to the initial shape of the PM is constructed. The algorithm is programmed and computed iteratively using the discrete time and space variables. Finally, the performances of the CPMLG with the updated PM and width of yoke are analyzed by ANSYS Maxwell. Results show that the magnetic field distortion and the unbalance of three-phase electromotive force (EMF) of the CPMLG is reduced by the optimization of the level-set method. It has also been verified that the designed CPMLG with the level-set method could be used for WEC at different wave conditions.
Introduction
Wave energy is an emerging renewable energy source, which can contribute towards sustainable development of our world [1] [2] [3] [4] [5] . Various wave energy generators have been used to convert wave power into useful mechanical power efficiently. The generator is one of the most important units in wave power generation system, so the design of the generator is crucial to the system efficiency. The ocean's environment is undetermined and unstable. To achieve relatively high quality and efficiency for converting ocean wave energy into electrical energy, various ocean wave energy converters and corresponding electrical machines have been investigated. It was found that linear generators can be used in the direct drive wave energy conversion system, in which it can reduce the complexity of mechanical transmission and improve the reliability and efficiency of the system [6] [7] [8] [9] [10] [11] . Several electrical generator topologies have been analyzed in the past years [12, 13] . When compared with the induction generator, doubly-fed induction generator, synchronous generator, and permanent magnet synchronous generator, the permanent magnet linear generator used in wave energy conversion seems to have a higher reliability and efficiency because the driving force of the linear motor is in a straight-line reciprocating direction [14, 15] . In addition, the primary core of the permanent magnet linear generator can be sealed by epoxy resin and other materials after being embedded, which can be applied in the marine environment. However, due to the inherent edge effect and cogging effect of the permanent magnet linear motor, the resulting positioning force will cause the electromagnetic force of the motor to fluctuate, generate noise and resonance, and hinder the stroke of the secondary motion. At the same time, the fluctuation of the positioning force will cause the air gap magnetic field to be distorted, affecting the back electromotive force waveform, and reducing the power generation quality. Therefore, it is necessary to reduce the positioning force as much as possible with the level-set method, and this is also the key target for the design of permanent magnet linear generators, which are used for wave energy conversion [16] .
The study of the level-set method can be traced back to the last century. In 1987, Sethian applied the upwind numerical solution scheme to the calculation of the interface evolution problem for the first time in the study of wave propagation, and gave the definition of the weak solution of the interface motion [17] , which laid a theoretical foundation for the level set method. The following year, Osher and Sethian proposed the level set method, and gave the high-precision stable numerical solution of the level set equation [18] . At that time, this method was mainly used to solve the problem of flame shape change under the thermodynamic equation. Because of the highly dynamic change of the flame shape, the change of its topological structure with time is highly complicated, so it is difficult to describe the motion process accurately with the traditional parametric equation. Therefore, the level set method based on the time and motion interface arose at the historic moment [19] . After many years of development, the level-set method has been successfully applied in many fields, such as physics, fluid mechanics, materials science, and computer graphics. The level-set method and shape design sensitivity has been used for the rotor topology optimization of switched reluctance motor (SRM) in [20] , in which the shape of the salient pole rotor determines the characteristic of the reluctance torque. Various torque ripples of permanent magnet (PM) machines are reduced by using different level set methods [21, 22] . In this paper, to improve the air-gap magnetic field performance and reduce the unbalance of back-EMF, the CPMLG used for a wave energy conversion system is designed by using the level-set method to increase the wave energy capturing efficiency. Additionally, its validity has been verified by its application for direct and in-direct driving wave energy conversion systems, respectively.
Level-Set Method

Principle of Level-Set Method
Level-set methods (LSM) are a conceptual framework for using level sets as a tool for numerical analysis of surfaces and shapes. The advantage of the level-set model used in the optimization of the electrical machine is that it can perform numerical computations involving curves and surfaces on a fixed Cartesian grid without having to parameterize these objects. If the solution of the new level-set function evolution equation is presented and the position of each point for shapes of the electrical machine on the zero level set are deduced, then the result of the evolution curve or surface is obtained.
Suppose φ(x, y) = 0 is the implicit level set function. Then, according to the principle level-set method, we can get the partial difference equation as:
where ∇φ is the gradient of φ, and ∂C ∂t represents the velocity field of the interface. The curve, C(t), obtained at pseudo time, t, is the solution of the zero level set, φ(C (x, y), t). If the arc length of the curve is expressed by s, then according to the curve evolution theorem, it can be found that the change of φ along the tangential direction of C is 0, i.e., it exists. 
From Equation (2), it can be found that: ∇φ⊥ ∂C ∂s . So, the normal vector of C can be represented as:
Thus, the level set evolution equation can be obtained as:
The above level set evolution can be used for shape optimization as shown in Figure 1 .
From Equation (2), it can be found that:
So, the normal vector of C can be represented as:
The above level set evolution can be used for shape optimization as shown in Figure 1 . Figure 1 . Flowchart of the optimization algorithm with level set evolution. 
The Solution of Level Set Function
Using the discrete grid to represent the level set function, φ(x, y, t), the distance between adjacent nodes of the discrete grid is h, the time step is ∆t, then the level set function at the (i, j) and n∆t is:
Therefore, the evolution Equation (4) of the level set function, φ, can be written as:
The third-order third-order weighted essentially non-oscillatory (WENO) discrete algorithm is applied to Equation (6) to obtain its solution as:
and
where w i is the weight, D is the operator, which is defined as follows:
. . .
(9)
Then, discretize the corresponding time variables, we can get φ as:
Further, the level set function has the following properties as:
Thus, when the level-set method is applied to the shape optimization, the surface formed by φ = 0 is used to describe the curve change of C, which can be directly applied to the shape design of electrical machines. 
Thus, when the level-set method is applied to the shape optimization, the surface formed by ϕ = 0 is used to describe the curve change of C, which can be directly applied to the shape design of electrical machines. Table 1 presents the main structure parameters of the designed CPMLG. Table 1 presents the main structure parameters of the designed CPMLG. During the simulation procedure, the motion direction is set along the z-axis with the movement displacement being set to 128 cm. The solution step is set to be 0.0005 s. The optimization process is as follows:
CPMLG Optimization with the Level-Set Method
(1) The objective air gap magnetic field is given by the mathematical analysis method. Appropriate measuring points are predetermined and the points fully reflect the distribution characteristics of the air gap magnetic field. A contour ring is chosen as the initial shape of the PM with the cross-sectional shape being a 64 mm * 10 mm rectangular. So, according to Figure 1 and Equation (11), the corresponding matrix of the zero level-set function is characterized by: The PM boundary value being 0, and the external value and the internal value are equal to 1 and −1, respectively. Then, choose another n + 1 variables
along the permanent magnet edge evenly to represent the PM shape for optimization. Here, a curvature evolution scheme is 
(3) In addition, g (j) (x, y) is denoted as the jth objective function. In this paper, m = 33. It means that the air gap region corresponding to one pole pair is divided into 32 segments. Figure 3 shows the detection points setting of B. (4) If the Equation (13) does not hold, then keep F and t unchanged, and repeat the above steps to resolve φ and the corresponding B x (x i , y i ), B y (x i , y i ), and g(x, y) until Equation (13) holds. In this design example, ε and F are set to be 3 and 0.2, respectively. There are five cases of iterations. N is the iteration time and is set to be 100, 200, 300, 400, and 500, respectively. Figure 4 shows the evolution results of the edge of the permanent magnets under five different conditions.
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g x y is denoted as the jth objective function . In this paper, m = 33. It means that the air gap region corresponding to one pole pair is divided into 32 segments. Figure 3 shows the detection points setting of B. , g x y until Equation (13) holds. In this design example,  and F are set to be 3 and 0.2, respectively. There are five cases of iterations. N is the iteration time and is set to be 100, 200, 300, 400, and 500, respectively. Figure 4 shows the evolution results of the edge of the permanent magnets under five different conditions. 
Simulation Results and Analysis
Figures 5 and 6 shows the flux density and its fast Fourier transform (FFT) decomposition of the designed CPLMG without optimization by the level-set method, respectively, when the wave energy converter drives the generator in constant speed by special techniques [12] .
In Figure 6 , it shows that the total harmonic distortion (THD) of flux density in the air gap for the CPLMG is about 24.43% before optimization. 
In Figure 6 , it shows that the total harmonic distortion (THD) of flux density in the air gap for the CPLMG is about 24.43% before optimization.
The optimization results for CPLMG are shown in Figure 7 and its FFT decomposition with level-set optimization is shown in Figure 8 . The related THD of the harmonic content is lower Energies 2018, 11, 3109 7 of 12 than 24.43%. It is decreased to 17.9%. In addition, there are g (100) (x, y) = 8.16, g (200) (x, y) = 7.47, g (300) (x, y) = 4.18, and g (400) (x, y) = 2.84. When N = 400, g (400) (x, y) ≤ 3 satisfies the requirement, so the curve evolution stops. Of course, we can set the ε to be a lower value to get a better performance of the generator. 
In Figure 6 , it shows that the total harmonic distortion (THD) of flux density in the air gap for the CPLMG is about 24.43% before optimization. The optimization results for CPLMG are shown in Figure 7 and its FFT decomposition with level-set optimization is shown in Figure 8 . The related THD of the harmonic content is lower than 
, 3 g x y  satisfies the requirement, so the curve evolution stops. Of course, we can set the  to be a lower value to get a better performance of the generator. Table 2 gives the detection values of B with the level-set optimization at m = 33. Figure 9 presents the optimized permanent magnets model of the generator. Table 2 gives the detection values of B with the level-set optimization at m = 33. Figure 9 presents the optimized permanent magnets model of the generator. Figure 10 shows the three-phase back-EMFs of the CPMLG. In this condition, the width of the yoke is optimized as 1.9 cm so that the unbalance of three-phase back-EMFs is reduced compared with the corresponding results in [23] .
Further, the wave energy converter with a mass-adjustable float is used to drive the CPMLG directly [24] . Figure 11 presents the amplitude response curve of the float in the heaving motion direction. Figure 12 shows the related induced voltages with the wave frequency being equal to 0.2 Hz and 0.3 Hz, respectively. From Figure 12 , it can be seen that similar maximum peak power and captured energy per period in the steady state are achieved at different wave frequencies. Figure 10 shows the three-phase back-EMFs of the CPMLG. In this condition, the width of the yoke is optimized as 1.9 cm so that the unbalance of three-phase back-EMFs is reduced compared with the corresponding results in [23] .
Further, the wave energy converter with a mass-adjustable float is used to drive the CPMLG directly [24] . Figure 11 presents the amplitude response curve of the float in the heaving motion direction. Figure 12 shows the related induced voltages with the wave frequency being equal to 0.2 Hz and 0.3 Hz, respectively. From Figure 12 , it can be seen that similar maximum peak power and captured energy per period in the steady state are achieved at different wave frequencies. 
Discussions
The results show that the level-set method applied to the topology and size design of the generator is highly reliable in terms of the improvement of the magnetic field distortion. In the electromagnetic model of the designed CPMLG, the unbalance of three-phase back-EMFs and the distortion of air-gap flux density will affect the efficiency and stability of the CPMLG. After setting the optimal air-gap magnetic field and selecting the appropriate detection point, topological evolution of the permanent magnet shape and yoke size are conducted based on the level set equation. 
The results show that the level-set method applied to the topology and size design of the generator is highly reliable in terms of the improvement of the magnetic field distortion. In the electromagnetic model of the designed CPMLG, the unbalance of three-phase back-EMFs and the distortion of air-gap flux density will affect the efficiency and stability of the CPMLG. After setting the optimal air-gap magnetic field and selecting the appropriate detection point, topological evolution of the permanent magnet shape and yoke size are conducted based on the level set equation.
In the paper, the optimization results for CPMLG are compared and discussed. Results show that the related THD of the flux density is decreased after evolution. When the number of iterations reaches 400, it satisfies the optimal condition, and the curve evolution stops. Taking all of these into consideration, it has been proven that the optimal CPMLG electromagnetic model with the set-level method is successful, reliable, and widely applicable.
Conclusions
In the paper, to improve the efficiency and reliability of the CPMLG used in a wave energy conversion system, the level set curve evolution method was applied to the design process of the topology evolution of the PM and yoke. The process of topological evolution was analyzed and discussed in detail.
The objective air gap magnetic field was set and an appropriate detection point was given. Based on the specific size of the linear generator, the ideal magnetic waveform was given by the mathematical analysis method. At the same time, air gap magnetic field detection points were selected in the appropriate place in the air gap region. The points fully reflect the distribution characteristics of the air gap magnetic field. Then, topological evolution of the permanent magnet shape was made based on the level set equation. The algorithm was programmed and computed iteratively. Additionally, the shape evolution computation for the PM and yoke could be obtained by using the discrete time and space variables.
Finite element analysis of CPMLG was carried out to obtain the distribution of the air-gap magnetic field and the optimum yoke. The results show that the designed CPMLG can reduce harmonics of the flux density and the unbalance of three-phase back-EMFs. Thus, the adaptability of the generator in wave energy conversion was improved. It has been found that the designed CPMLG can be used for WEC at different wave conditions. Author Contributions: H.F. designed level set method and wrote the original manuscript; R.S. performed the numerical simulation and analyzed the numerical results; Z.X. visualized the results, revised the manuscript and polished the English.
